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OPTIMAL CONTROL OF
TUMOR-LYMPHATIC MODEL WITH
IMMUNO-CHEMOTHERAPY

Jingnan Wang®' and Li Xu

Abstract To find optimal methods to inhibit tumors, we propose a tumor-
lymphocyte immune optimal model with immuno-chemotherapy. Firstly, we
investigate the therapeutic effects of high-dose single immunotherapy and
high-dose single chemotherapy for tumor logistic growth, respectively. Fur-
thermore, we apply the optimal control theory to investigate the optimal con-
trol problem of immuno-chemotherapy to eliminate tumors, maximize the re-
maining number of lymphocytes and minimize the cost caused by drugs over
a finite time interval. The necessary and sufficient conditions for the existence
of optimal control are also discussed. Finally, the numerical results indicate
that the effect of immuno-chemotherapy with strong killing rate to tumors and
weak Kkilling rate to immune cells is the most effective strategy in inhibiting
tumor growth.

Keywords Tumor-lymphatic model, immuno-chemotherapy, optimal con-
trol, stability.
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1. Introduction

Cancer is a public health problem and one of the major diseases that cause people
to die. In recent years, although a lot of research has been devoted to curing
cancer, the treatment of cancer is still one of the most challenging problems of
modern medicine [20]. Traditionally, the strategies used to treat tumors include
surgery, radiotherapy and chemotherapy, but they all have side effects, and there
exists the probability of tumor relapse [13]. Nowadays, evidence suggests that
the immune system plays a crucial role in suppressing and eliminating tumors [1],
thus many medical workers pay attention to immunotherapy [9, 16, 24], but the
effect of immunotherapy on inhibiting some malignant tumors is low. Therefore,
many scholars begin to study how to combine surgical treatment, radiotherapy,
chemotherapy and immunotherapy organically to design more effective personalized
cancer treatment strategies [3,14,22,23]. Recently, scholars have established many
mathematical models to explore the optimal dose, the optimal course of treatment
and the minimum cost of drugs used in the course of immuno-chemotherapy [4, 5,
17,21].
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Referring to the optimal control methods for tumor-immune model in [17], we
discuss a similar optimal control problem in the tumor-lymphocyte immune pro-
cess under the combined effect of immunotherapy and chemotherapy. Considering
different growth characteristics of different tumors [11], we improve the model pro-
posed by Pang et al. in [18] with the background that the growth of lymphoma
tumors [10] and colorectal tumors [8] is of Logistic type, and the specific modified
model is given by

dL, TLo _c
— =pu—nrL — 1-— L
at n—r1 1+Oé1n_|_T Bi( e )Ly,
dLs

—= =1Ly —azLy — Bo(1— e )Ly + 14,
d (1.1)

dT T
5 = 2Tl = 52) —aaTLy = B5(1— e )T,
% =9 —o0C,

satisfying the following initial conditions
L1(0) = L1p > 0, L2(0) = Lyp > 0,7(0) =Ty > 0,C(0) = Cy > 0, (1.2)

where Ly, Ly and T denote the number of immature lymphocytes, mature lym-
phocytes and tumor cells, respectively. C' denotes the blood drug concentration.
1 is the fixed rate of young lymphocytes generated by hematopoietic model in the
absence of tumors, 71 is the transformation rate from the immature lymphocytes to
the mature lymphocytes, o is the maximum recruitment rate of mature lympho-
cytes. ag is the inactivation rate of the mature lymphocytes, 4 is the infusion dose
of mature lymphocytes with anti-tumour activity. ro is the growth rate of tumors,
a is the rate of tumor cells killed by mature lymphocytes. 3;(1 —e~%)(i = 1,2,3)
indicates the fractional killing rate for the same quantity of drug C, 1, 82 and
B3 are the maximum Kkilling rate of chemotherapy drugs on immature lymphocytes,
mature lymphocytes and tumor cells, respectively. © is the increment of blood drug
concentration due to chemotherapy, o is the attenuation rate of chemotherapy
drugs.

The rest of this paper is organized as follows. In Sect.2, we discuss the basic
properties of solutions of the model and the stability conditions of the tumor-free
equilibrium (in the absence of immunotherapy or chemotherapy). In Sect.3, we
consider an optimal control problem of combination therapy for anti-tumor. The
necessary and sufficient conditions for the existence of optimal control are also
discussed. In Sect.4, we apply numerical simulation to compare the efficacy of single
immunotherapy, single chemotherapy and combination therapy, and characterize an
optimal combined treatment strategy. Finally, the conclusions of the paper are given
in Sect.5.

2. Qualitative analysis of the model

2.1. Non-negativity and boundedness of the solutions

Theorem 2.1. For any t > 0, every solution of model (1.1) with initial condition
(1.2) remains positive and bounded through out the region Ry = {(Lq, L2, T,C) :
L17L27T7C € R"F}
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Proof. For any t > 0, from the first equation of model (1.1), we have
dL _
dftl > —[r+ (1 —e )L (2.1)

Solving equation (2.1), we obtain
t
Li0) 2 L@ exp{= [ [+ (1= e @)Jag} > 0
0

Similarly, we have
t
La(t) > Lo(0) eXp{—/ [ag + Bo(1 — e~ C)]do} > 0
0

From the third equation of model (1.1), we have
T
) = a2l = B5(1— e )T,

dT
i - g
then
(o) ) — aaLo(0) — B3(1 — e~ C@)]da} > 0.

7(6) = TO) expf | fra(1 = 2

From the fourth equation of model (1.1), we obtain
le=7t > 0.

(2.2)

Therefore, Ly (t) > 0, Lo(t) > 0,T(t) > 0,C(t) > 0 for any ¢ > 0.

Furthermore, from (2.2), we have

C(t) < max{C(0), Z}.

SHESE

Denote M =1 — e~ > 0, from the third equation of model (1.1), we obtain

— T — 2272 _ 4T Ly — BsMT

dr
dt K
r K ro K
= ?"(T -5 QT — (agLy + BsM)T

rol
< 22— (agLo + BsM)T.

Since La(t) > 0 and T'(t) > 0, we have
dT K
<22 BaMT,

dat — 4

which yields to
A ro K
< = .
T(t) < N = max{T(0), 453]\/[}
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In a similar way, the equations for L;(t) and Lo(t) give

d(Ly+Ls) TL,
T—M+U+a1n+T

— BiMLy — asly — B MLy

- OqN
< — BIML; — M — L
Sp+i—pBiMLy — (a3 + B2 77+N) 2
< p+i— A(Ly + Lo).
Thus,
+
Li(t) + La(t) < max{Li(0) + Ly(0), ==},

where A = min{f8; M, a3z + oM 77+N} Hence for any ¢t > 0, every solution of
model (1.1) with initial condition (1.2) remains positive and bounded in the region

R% . This completes the proof. O

2.2. Stability of tumor-free equilibrium

Referring to the optimal control methods for tumor-immune model in [17], we first
discuss the efficacy of single immunotherapy and single chemotherapy.

Suppose model (1.1) only involves immunotherapy, then model (1.1) is equivalent
to the following model

dL, I+ a TLo

T AT Tmen T

dL

72 = T1L1 — OZ3L2 + ’L~L, (23)
dt

dT

T
E = T‘QT(]. — ?) — O[QTLQ.

Theorem 2.2. For single immunotherapy, the tumor-free equilibrium Ej=(4 £ ()

of model (2.3) is locally asymptotically stable for @ > u. and unstable fora §3 U,
where v
Ue = —2 — . (2.4)
Q2

Proof. Clearly, model (2.3) has a tumor free equilibrium Ej = (£, “O::“ 0), and
the corresponding Jacobian matrix is

o (p+a)
—r1 0 lnﬂTs
JEy) =] r —oas 0

0 0 rp— 22t
as

then the characteristic equation of model (2.3) at Ej is

e (25)
3
and the eigenvalues of (2.5) are given by \y = —r; < 0, A2 = —a3 < 0 and

m a3r2
Y

A3 =19 — Therefore, when 4 > — 1t = ¢, A3 < 0. According to the
Routh-Hurwitz criterion, Ej is locally asymptotically stable. This completes the

proof. O
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Remark 2.1. p is always less than 0‘;—;’2, i.e., u, > 0 in Theorem 2.2.

Suppose model (1.1) only involves chemotherapy. Then model (1.1) is equivalent
to the following model

dLq TLo
— =pu—rilq +
det prniaTa n+T

- 61(1 - €7C)L1,

dL
—2 — 1Ly — azLy — fa(1 — e )Ly,

dt (2.6)

dT T

5 = 2T = 52) —aaTLy = f5(1— "),
d

d—f =v—-0C.

Theorem 2.3. For single chemotherapy, the tumor-free equilibrium E° = (ﬁ,
T1M

Frre) rmey O g) of model (2.6) is locally asymptotically stable for v > v, and
unstable for v < v., where

ve=—0ln(1-0),0=1—¢"7 (2.7)
and
~ s Q sf Q@ b
=4/—= A —— = - — 2.
o= i-24vasi-S-va-L (2:)
where )
Q.5 P, c b b., bc d
A=(= )y, P=—-—— =2(—)"— — + —.
(2) Jr(3)7 a SaQ’Q (3a) 3a2  «a
Proof. It is easy to know that model (2.6) has a tumor-free equilibrium E? =
(L3, L; 7-T*, c*) = (Tl“l’ylﬁl@’ (7‘1+ﬁ1@’r)1(l;3+ﬂ2@) ,0,2), and the corresponding Jacobian
matrix 18
-ry — ﬂ1® 0 a1TL; —BlLTe*§
J(ES) _ 71 —Qg — ﬂg@ 0 —62L§€_;
0 0 re — a2Lli — B30 0
0 0 0 —0

then the characteristic equation of model (2.6) at E? is
A+r1+51O0)A+ag + B20) (A —1r2 +azl; + B30)(A+0)=0 (2.9)

and the eigenvalues of (2.9) are given by Ay = —(r1+610) < 0, A2 = —(a3+520) <
0, A\g = —0 < 0and \y =ry — asLi — 330.
Denote

F(©) = (r1 + 10) (a3 + f20)(—79 + oLl + £30) = a®® + b0 + O + d,

where

a = B1P203,b = r1 8203 + azfB1 83 — r2f1 5,

c=ri03833 — 11122 — agrafi,d = aoripL — asrira.
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By the Kaldan formula, the cubic equation F'(©) = 0 has a positive root

A s Q@ o) Q b
@—\/—2+\/K+ -5 VA-

Therefore, when & > v,, (1 —e#) > ©. Then F(0) > 0, which reveals \y <
0. According to the Routh-Hurwitz criterion, E? is asymptotically stable. This
completes the proof. O

Remark 2.2. The O shown in Eq.(2.8) is always in the interval (0,1), i.e., v, >0
in Theorem 2.3.

x10° x10°

0 200 400 600 0 500 1000 1500 2000

t (days) t (days)
(a) Single immunotherapy (b) Single chemotherapy

Figure 1. The variations of the number of tumors with time for single therapy.

Based on the estimated values of every parameter in Table 1, we have u, =
5.3857 x 10* and v, = 0.0625. Taking % = 5.5 x 10* > u. and ¥ = 0.063 > v,
we know that high-dose single immunotherapy and single chemotherapy need 600
days and 2000 days to eliminate the tumor with size 6 x 10° respectively, and the
tumor cannot be eliminated when @ = 5.2 x 10* < u. or ¥ = 0.062 < v, (as shown
in Fig.1). That is, both high-dose single immunotherapy and single chemotherapy
can wipe out tumors eventually, but it needs a long time. Therefore, in order to
alleviate the pain of patients and prolong their survival time, we will next consider
the anti-tumor effect of chemotherapy combined with immunotherapy, and seek an
optimal combined treatment strategy.

3. The optimal control problem

Since the dimensions of u,. and v, are not consistent, referring to the optimal control
methods for tumor-immune model in [17], we make the following transformation for
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model (1.1): Ly = x1, Ly = ucwe, T = y,C = v.z, then a new model is given by

d
% = [ =TT+ Qg nxjryy =Bl — e %)y,
dl‘g

—— = T3] — Q3T — ,82(1 — e_vcz)l‘g + u,
d (3.1)

dy Y
— =ry(l — =) — aszay — B3(1 — e %)y,
1 29( K) 572y — B( )y
dz
— =v—o02z,
dt

where ay = ajue, 73 = 1, a5 = ague, U= ui, v = vi

From Theorem 2.2 and Theorem 2.3, the number of tumors will eventually reach
zero if and only if u > 1 or v > 1 for model (3.1). Based on the above analysis,
we take v and v as control variables and limit them in [0, 1]. Recording the state
variables and control variables of model (3.1) as O(t) = [x1(t), z2(t), y(t), 2(t)]T and
w(t) = [u(t),v(t)]", then model (3.1) can be written as

O'(t) = f(t,0(t),w(t)),t € [0,2]. (3.2)

In addition, the concentration of chemotherapy drugs in patients should not
exceed the maximum tolerable concentration z;,., otherwise it will produce toxicity
[15]. Thus, model (3.1) has a constraint condition

0 < z(t) < Zmax- (3.3)

In [17], Pang et al. minimized the number of tumor cells as well as the costs
produced by immunotherapy and chemotherapy. Our aim is to design a combi-
nation therapy strategy to minimize the number of tumors, the number of killing
lymphocytes and the cost of combination therapy as much as possible. Thus, the
cost function is defined as

tfl

J(u(t),v(t)) = e1y(ty) — eax1(ty) —ezxa(ty) +/0 [i(auu2(t) +&,0%(t))]dt, (3.4)

where the linear function [e1y(tf) — e221(ty) — e322(ts)] (denoted by ®[ts, O(ty)]
([ty,O(ty)] € S C RY)) is used to evaluate the killing degree of tumors, imma-
ture lymphocytes and mature lymphocytes after treatment, €1, €2 and &3 are the
weight factors related to the number of tumors, immature lymphocytes and mature
lymphocytes, respectively. The quadratic function % [e,u?(t) +e,v%(t)] (denoted by
L[t,w(t)]) represents the cost of immunotherapy and chemotherapy, ¢, and ¢, are
weight factors related to the cost of immunotherapy and chemotherapy, respectively.
Thus, the optimal problem can be transformed into seeking an optimal control pair
(u*,v*) such that

J(u*,v*) = min{J(u,v) : u,v € V}, (3.5)

where V is the admissible control set and defined as

V= {(u(t),v(®)| (u(t), v(t)) € L=([0,¢;], RY), u(t), v(t) € [0,1]}. (3.6)
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3.1. Existence of optimal control

To prove the existence of optimal solutions for equation (3.4), we use Theorem 4.1
given by Fleming and Rishel in [7] and Theorem 9.2.1 given by Lukes in [12].

Theorem 3.1. There exists an optimal solution (O*,u*,v*) € V1°°([0, 7], R}) x
L>=([0,t],R2) for the optimal control problem (3.2)-(3.4) such that

J(u*,v*) = min{J(u,v) : u,v € V}, (3.7)

where O* = (z%, 23, y*, 2*)T and V is the admissible control set defined on [0,1]. if
the following conditions are satisfied:

(i) The admissible control set V and the corresponding variables with initial con-
ditions are non-empty;

(i) The admissible control set V is convex and closed;
(iii) The set S is compact and ®[ty, O(ty)] is continuous on S;

(iv) The right-hand side of the state equation (3.2) is continuous and satisfies
the Lipschitz condition with respect to the state variables. Furthermore, it is
bounded by a linear combination of the state and control variables and can be
written as a linear function of control variables;

(v) The integrand L[t,w(t)] of the cost function is conver on V and is bounded
below.

Proof. (1) From Theorem 1.1, it is easy to see that the solutions of model (3.1)
are also non-negative and bounded. Furthermore, the coefficients of model (3.1) are
positive. Therefore, the state variables and control variables of V' with the initial
conditions are non-empty.

(2) By the definition of the control set V, it is clear that the control set V is
bounded and convex.

(3) The set S is closed and bounded, thus S is compact. Obviously, ®[ts, O(ty)]
is continuous on S.

(4) Clearly, right-side function f(¢, O(t), w(t)) of state equation (3.2) is contin-
uous, and model (3.1) can be expressed as

[, 0(t), w(t)) = @1 0(t) + wa(t, O(t), w(t)),

where
—Tr1 — Bl 0 O 0
T3 —Q3 — 52 0 0
w1 =
0 0 T9 — ﬂg 0
0 0 0 —o
and

n+ oy 7310-21)—1211 + Brxieve?

Boxoe V% + 1

2
r2y

— 55 — asray + Baye UeF

v
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Since the state variables of model (3.1) are bounded, there is a constant C; > 0
such that

|2 (t, O(t), w(t)) — wa(t, O(t), w(t))| < C1]|O(t) — O(t)]
then we get
|£(£,0(t),w(t)) — f(t,O(), w(t)| < C2|O(t) — O(t)],

where Cy = ||w1]| + Cy. That is, f(¢,0(t), w(t)) satisfies the Lipschitz condition
with respect to O(t).
Furthermore, model (3.1) can also be expressed as

f(t7 O(t)a w(t)) =01 (tv O(t)) + 02w(t)7 (38)
where
W—rir + a4n+?; B1(1 — e %)y 00
r3r] — 3Ty — ﬁg(l — e*”“z)xg 10
o1(t,0(t)) = , 09 =
roy(l — %) — asxoy — B3(1 —e7V%)y 00
—0z 01

Since the solution of model (3.1) is bounded, there are some constants hy, ha, hg > 0

such that
[£(£,0(t), w(t))| = |o1(t,0(t)) + o2w(t)]
< o (t, O@))| + |o2| [w(®)]
< hy+ ha [O(t)| + ha [w(t)]
< ho(1+10(8)] + [w(B)])
where hg = max{hy, ha, h3}.

(5) In order to verify the convexity of the integrand L[t, w(t)] on the control set
V', we need to prove that the inequality

L(t, (1 = @wi + quz) < (1 — q)L(t, w1) + qL(t, w2) (3.9)

always holds for any ¢ € (0,1) and w; = (w11, w12), ws = (wa1,was) € V. We can
easily get

2
gi(1— wl—i— Wy
L(t, (1 — qwi + qua) = > et q2]7

i=1

2
ail(l— wl+ W,
(1 —=¢q)L(t,wy) + qL(t, wa) Z q)wy; T4 2]7

then we have

L(t, (1 = w1 + qwa) — [(1 = ¢) L(t, w1) + qL(t, w2)]

Ei
= 5[0 whi + d*wl; + 20(1 — Quriwa; — (1 - qwi; — qui]
=1
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a(q — D)w?; + q(q — )wd; +2q(1 — q)wiws;]

I
Nl
NI

&
Il
-

€4

54 q(q — 1) (wy; — wy;)*

p”qm

i=1

and ¢(q — 1) < 0, so equation (3.9) always holds. That is, L[t,w(t)] is a convex
function on the control set V.

Finally, we only need to prove that the integrand L[t, w(¢)] is bounded below.
It is easy to obtain

1
Llt,w(t)] = i[ﬁuiﬁ(t) +e,0° ()] = My[u? () + 02 ()] > My[u®(t) + v*(1)] — My
> Mi|w|™ —
where M; = = mm{eu, €y}, M2 > 0 and k = 2. This completes the proof. O

3.2. Characterization of optimal control

In the previous subsection, we obtained the existence of optimal control. Now, we
evaluate the necessary conditions for optimal control by using Pontryagin’s Maxi-
mum Principle [19]. In order to deduce the system optimality, we have formulated
the Hamiltonian function including state constraint as follows:

H = (1) +e” +Z¢Z wt) +EOF  (310)
where

0, k<0

and k = z(t) — Zmax, pf is a penalty factor [4]. The adjoint variables ¥;(i = 1,2, 3,4)
are the solution of the following system

£(t) = {pf, k>0

Uy = =5 = il Bu( = )] s,
, 0OH gy R
¢2:—87=—¢1 +¢2[043+/32( )] + Yzasy,
, 81’; a4na:2 2y _ (3.11)
Vs = oy —t n+ o) +Uslra(7 — 1) + aszz + B5(1 —e7")),
Yy = —%:I = (V1171 + 2fawa + VY3Bay)vee” "F +hao — (1),
with transversality condition
O®[ts, Ot o®[ts, Ot
e = PO MO _
(3.12)
B[t ;, Ot B[t r, Ot
n(ty) = [fay )l _ . alty) = [faz Al _ .

where ®[ty, O(ty)] is the terminal performance index of the cost function (3.4).
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Theorem 3.2. There exists an optimal control (u*,v*) € V and optimal state
O* = (a3, 25, y*,2*)" such that

J(w*,v*) = min{J(u,v) : u,v € V},
then the characterization of the optimal control pair are given by

u* = max{min{—@
Eu

13,0}, 0" = max{min{—22 13,0}, (3.13)
Ev

where ¥; (i = 1,2,3,4) satisfy the adjoint equation (3.11) subject to the transversality

conditions (3.12).

Proof. According to the Pontryagin’s Maximum Principle, the control variable
(u*,v*) is the minimum point of the cost function J(u,v) and the Hamiltonian
function H. By equating to zero the derivatives of H with respect to the control
variables, we obtain

Thus we have u*(t) = fw—?, v*(t) = 71’—4 Using the property of the control set, we
have

s

Eu

wi =4 -2 Zeo),

2

€y

IA
L

and

v =4 -2 Ye ),

Ev €y

This completes the proof. O

Therefore, we obtained an optimization model consisting of initial conditions,
state equation (3.1), adjoint equation (3.11), transversality conditions (3.12) and
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optimal control pairs (3.13) as follows:

dx* " x*y* _ . .
dtl = p—ri; +a4niy* — B1(1 —e™v% )ag,
dax? .
T2 _ r3x] — azrs — Po (1 — e al + max{min{—ﬁ, 1},0},
dt €y
dy* * * * % —vez™Y, *
= oy (1= ) —asaiy” — Byl — e )y
d *
dzt = max{min{—g—:, 1},0} — 02",
z7(0) = 219, 23(0) = 39, y™(0) = yg, 2" (0) = 2, (3.14)
W= Ui+ Br(1— e V)] — ahors,
Py =—1n oy’ + afag + Ba(1 — 7% )] + sasy™,
n+y*
a477x; 2y* * —vez*
Yy = =1 ——5 +P3[ra(== — 1) + asz; + B3(1 — 7 )],
(n+y+)? K
Wy = (W1512] + Yooty + s Bay*)veeF + g0 — £(8),
P1(ty) = —e2,2(ty) = —e3,Y3(ty) = €1, Ya(ty) = 0.

4. Numerical simulations

In this section, numerical simulations are performed to illustrate the treatment
effect for three different therapeutic strategies (i.e., single immunotherapy, single
chemotherapy and immuno-chemotherapy). We implement the so-called forward-
backward sweep method by using the scheme proposed in [2] to solve the optimality
system (3.14), and to show the change states of lymphocytes and tumors in each
therapeutic strategy of 100 days.

Without loss of generality, we choose the initial conditions as follows:

21(0) = 2.1 x 10%, 25(0) = 70,(0) = 6 x 10, 2(0) =0

and the rest of the parameters of model (1.1) are given in Table 1. Meanwhile,
we assumed the maximum drug concentration z,,,, = 1.4426, penalty factor pf =
10000, weight coefficient ¢; = 2000, e = 1500, €3 = 1500, ¢, = 500 and &, = 500
by referring to [17]. Then the optimal states and the optimal controls corresponding
to three different treatment strategies are shown in Fig.2, and the numerical results
are:

Single immunotherapy : x7(100) = 2.253 x 10*, 23(100) = 31.03, y*(100) = 1668,
Single chemotherapy : x7}(100) = 2.240 x 10*, 3(100) = 5.981,y*(100) = 84.68,
Immuno — chemotherapy : x7}(100)=2.246 x 10, 3(100)=28.01, y*(100) = 1.154.

By observing the above numerical results, it can be noted that immunotherapy
has the least killing effect on lymphocytes, followed by immuno-chemotherapy, and
chemotherapy has the greatest killing effect on lymphocytes. Although the number
of tumors is significantly reduced when the above three treatment strategies are
implemented respectively, immuno-chemotherapy is the best strategy in eliminating
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Table 1. Parameter descriptions and estimated values of (1.1)

Parameter: Description Value Source
1= Rate of immature lymphocyte production 1.35 x 10* day~* Estimated
r1: Maturation rate of immature lymphocytes 0.62 cells~!day~! Estimated
ro: Tumor cells growth rate 0.18 day~* [10]

K: Tumor cells carrying capacity 5 x 109 cells [10]
ay: Maximum mature lymphocytes recruitment rate 0.1254 day~—! [10]

n: Steepness coefficient of mature lymphocytes recruitment 2.019 x 107 cells [10]
ap: Decay rate of tumour cells by mature lymphocytes 1.101 x 1077 cells~'day ! [10]
ag: The inactivation rate of the mature lymphocytes 0.0412 day~! [10]

B1: Fractional immature lymphocytes killed by chemotherapy 0.034 day~! [6]

B2: Fractional mature lymphocytes killed by chemotherapy 0.034 day~! 6]

[3: Fractional tumor cells killed by chemotherapy 0.9 day~! [6]

o: Rate of chemotherapy drug decay 0.3466 day ! [17]

tumors. To further verify the effectiveness of the optimal control strategy, the
efficacy of immuno-chemotherapy strategy with fixed drug dosage (i.e., v and v are
equal to the initial or terminal values of the optimal control variables v* and v*)
or optimal control (i.e., u = u*,v = v*) are compared in Fig.3, which shows that
immuno-chemotherapy with optimal control is still the most effective strategy in
reducing the number of inactivated lymphocytes and inhibiting tumor growth.

In order to exhibit the efficacy of optimal combination therapy clearly, we define
the efficacy function as

where y(0) is the initial number of tumor cells, and y* is the optimal state cor-
responding to optimal controls u* and v*. From Fig.4(b), it can be seen that the
elimination rate of tumors can reach more than 99 percent after 26 days by adopting
the optimal immuno-chemotherapy of r = 0.18.

Moreover, when the growth rate of tumor cells increases to r = 0.39, the drug
dose of the optimal immuno-chemotherapy strategy used in the early stage changes
to the combination of low-dose immunotherapy (with gradually increasing dose) and
low-dose chemotherapy, and single immunotherapy is used in the post-treatment
period (as shown in Fig.4(a)). Meanwhile, the elimination rate of tumors can reach
99 percent after only 8 days (as shown in Fig.4(b)). The results indicate that the
inhibitory effect of drugs on tumor growth is more effective in the acute stage of
cancer, but less obvious in the chronic advanced stage.

5. Conclusion

In this paper, through investigating the effects of the immuno-chemotherapy on
killing tumors, we obtain that high-dose single immunotherapy and high-dose sin-
gle chemotherapy are not enough to eliminate tumor cells, which means that mono-
therapy for tumor cells is not the best choice for patients. Using the optimization
function with the minimal cost of drugs, maximal number of killing tumor cells
and minimal number of killing lymphocytes, we discuss the effects of combination
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Figure 2. Time series plots of optimal states and optimal control variables of the optimality system for

different therapeutic strategies.

therapy by applying the optimal control theory, and obtain the optimal drug strat-
egy to suppress the tumor growth. Numerical simulation results of three different
strategies in 100 days show that the optimal immuno-chemotherapy can eliminate
tumors effectively, and it is more effective in the acute stage of tumor growth. The
development of new drugs with strong killing rate to tumor and weak killing rate

to immune cells is an effective strategy.
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